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Second-Order-Optimal Filter on Lie Groups for Planar Rigid Bodies

Damiano Rigo “, Chiara Segala

Abstract—Attitude estimation is a core problem in many mobile
robotic systems, such as unmanned aerial and ground vehicles.
The configuration space of these systems is properly modeled by
exploiting the theory of Lie groups. In this article, we propose
a second-order-optimal minimum-energy filter on the matrix Lie
group TSE(2), the tangent bundle of the special Euclidean group
SE(2), where the optimality is with respect to a cost function in the
unknown input and output error measurements. In this article, the
measurement equation consists of a global positioning system-like
device with two antennas attached to the planar rigid body and
an inertial measurement unit-like device. Even though the math-
ematics is quite complicated, the accuracy of the filter justifies
this approach. Simulations show the effectiveness of the proposed
filter.

Index Terms—Geometric modeling, nonlinear filters, nonlinear
dynamical systems, optimization.

|. INTRODUCTION

Attitude estimation is a key problem in aerospace and robotic appli-
cations since in many cases the sensing system does not provide direct
measurements about the pose (and its rate) of mechanical systems. In
other situations, measurements are noisy and require a preprocessing
to filter out disturbances and biases. The design of pose (position and
orientation) estimators for robotic systems is of paramount importance
to guarantee effective regulation and tracking [1]. Moreover, the pose of
the robot is crucial for unmanned aerial vehicle (UAV) and unmanned
ground vehicle (UGV) that exploit simultaneous localization and map-
ping algorithms for computing their position and for planning their
trajectory [2].

In the last decades, many linear and nonlinear, deterministic and
stochastic observers have been proposed in the literature. The most
famous approach is based on Kalman filtering [3] and its many ex-
tensions. The recursive formulation uses measurements over time, and
produces more accurate estimates of unknown variables by computing
at runtime the joint probability distribution. The Kalman filter is optimal
only for linear and Gaussian systems, such assumption is usually too
strong in UAV and UGV, where the model is nonlinear and where
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nonholonomic constraints may arise and must be taken into account.
The unscented Kalman filter [4] and the particle filter [5] overcome the
Gaussian assumption by approximating the probability density of the
state function with a certain amount of sampling points around the mean
value and updating their values according to the past state and current
measurements. Nonlinear maps can then be considered to get more
accurate estimations of the mean and covariance of the state vector.

Other approaches exploit the theory of Lie groups to provide the
proper mathematical structure for the attitude of a mechanical sys-
tem [6], such as the special orthogonal groups SO(3) for modeling
the orientation, and the special Euclidean groups SE(2) and SE(3) for
modeling the pose [1]. Recent results on the design of dynamic filters
on Lie groups can be found in [7]-[9], where Saccon et al. [7]-[9]
proposed a second-order-optimal minimum-energy filter. Unlike the
stochastic approach, both uncertainty and noise are considered as
unknown deterministic signals, and the optimal filter is obtained by
minimizing the square of the estimation error (energy). The filters
are based on the results in [10], where a methodology of generating
progressive realizable approximations of a minimum-energy functional
was proposed. The solution is obtained by differentiating the bound-
ary conditions of the associated optimal control problem. The main
theoretical result in [9] is given for a generic Lie group, and the main
theorem’s conditions are made explicit only for designing an optimal
filter on SO(3). It is called second-order-optimal in the sense that it is
a truncation of the exact solution that would be an infinite dimensional
system. The filter takes the form of a gradient observer coupled with a
kind of Riccati differential equation that updates its gain (similarly to
the standard Kalman filter).

Their theoretical result is our starting point. We apply the general
formulation to (mechanical) systems modeled on TSE(2), the tangent
bundle of the special Euclidean group SE(2). TSE(2) is the proper
geometric setting for the state of many important systems moving on a
plane and allows to jointly estimate pose and linear/angular velocities
(seee.g., [6] and [11]).

The main contribution of this article is to derive a second-order-
optimal minimum-energy filter for TSE(2) and to provide all the math-
ematics for the many technical operations needed to compute it. The
measurement equation consists of the position of two global positioning
system (GPS)-like antennas and the linear/angular velocities from an
inertial measurement unit (IMU)-like device.

The rest of this article is organized as follows. In Section II, we
introduce the notation used in this article and some important maps
between Lie groups and Lie algebras. The TSE(2) structure is de-
scribed in Section III. In Section IV, we formulate the optimal problem,
whereas in Section V, we provide our main contribution. Section VI
shows some numerical experiments. Finally, Section VII concludes this
article together with the future works.

Il. NOTATION

We assume that the reader is familiar with the theory of me-
chanical control systems, differential geometry, and Lie groups (see
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e.g., [6], [12], and [13]). Here, we sum up the notation used throughout
this article.

G A connected Lie group.

g Element of G.

g Lie algebra associated with G.

[ ] Lie bracket of g.

g Dual of the Lie algebra g.

L,:G—=G Left translation Lyh = gh.

TyhLg Tangent map of L, at h € G.

gX Shorthand for T, L4 (X) € T,G.

(-,) Duality paring (11, X) = p(X).

\%4 Finite-dimensional vector space.

f:G=V Differentiable map.

df(g) Differential of f at g, df(g):
T,G — Videntifying Ty o)V with
V.

wigxg—g Connection function associated
with V.

wx:g—g wx (V) =w(X,Y).

T(X,Y)eg Torsion function associated with w.

Tx:9—9g Partial torsion function TxY =

T(X,Y).

Hessian operator of a twice differ-
entiable function f : G — R (or a
map f: G —= V).

Exponential functor (-)" applied
to a linear map ¢: U — V, ex-
ponential functor lifts ¢ to ¢" :
L(W,U) — L(W,V) defined by
PV (§) = ¢ot.

Hessf(g) : T,G — L(T,G,V)

(@)« LW, U) = L(W, V)

IT:gxg—R Inner product on g.

If:g" =g f-map associated to the inner prod-
uct I.

I":g—g* b-map associated to the inner prod-
uct I.

ad:gxg—g Adjoint map on on g.

Dual adjoint map.

Null matrix of dimension n X n.
Identity matrix of dimension n x
n.

ad":gxg"-—g¢g"
Onxn

ITLXTL

[ll. TSE(2) STRUCTURE

In this section, we study the planar rigid body shown in Fig. 1, whose
state space is G = T'SE(2), the tangent bundle of G = SE(2) that can
be identified with SE(2) x se(2) via left translation [6] (we will use
the two notations interchangeably).

The pose is an element g € SE(2). The triple (0, x, y) is a parame-
terization of the pose and consists of the position of the center of mass
(z,y) of the planar rigid body and the angle 6 the body forms with the
horizontal axis [6]. A well-known matrix representation of g € SE(2)
is given by

cosf) —sinf =z
g=|sin@ cosf y
0 0 1

Given the Lie algebra se(2), we introduce the isomorphisms V :
se(2) — R3and A : R3 — s5¢(2) as

0 —w vo]’ w w " 0 —w v*
w 0 vY = | v* , v® =|lw 0 vY
0 0 0 VY vY 0 0 0

i
)

Fig. 1.

Planar rigid body.

from the Lie algebra (R3,%) (where w is the angular velocity and
(v™,v¥) is the linear velocity of the body written in body coordinate)
to the matrix Lie algebra (s¢(2), [, -]), where x : R3 x R3 — R3 is the
Lie bracket operation defined as

w1 Wwo 0
of | * |vE ]| = [v]ws —wivl (1)
vy vy w1vy — viws

and [, -] is the usual matrix commutator (see e.g., [11]). Given v =
(w,v®,v¥) € R3, the adjoint operator ad,» € L(se(2);s¢(2)) admits
the matrix representation

0 0 0
[adp ] = | v¥ 0 —w
—v*w 0

The dual adjoint operator ad},, € L(se(2)*;se(2)*) satisfies [ad)\] =
[ad,~]T. Given the dual basis {é!,é2,é3} on se(2)*, we denote by I
the constant inertia tensor
I=Jé'@el +mé?®e? +med e 2)
with matrix representation (in the standard basis for R3, see [6])
I = diag(J, m,m) 3)

where J the inertia along the axis passing to the center of mass and
orthogonal to the plane and with m the mass of the rigid body. We
denote by u = (u,,/J, u, /m,0)T the control inputs that are functions
of time such that u,, and w,, act, respectively, as a torque applied around
the center of mass and a force applied along the body first axis, as shown
in Fig. 1. The dynamic equations on G are

g9=2 )
Q = Ifad,1°Q 4w (5)

with (g, ) € G. We can rewrite the systems (4) and (5) in a compo-
nentwise form as

f=w

& = v® cos —v¥sinf

¥ =v"sinf + v¥ cos

w=1uy,/J

VT = wo¥ + U, /m

VY = —wu”.
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To take into account unmodeled dynamics in (4) and (5), we consider
the unknown error § and the mapping

B :R?® = 5¢(2) x 5¢(2), &+~ (0, By9) (6)

with By : R — g a linear map.
The full dynamic equations are

97'9=2 !
Q = *ad;,1°Q + u" + By6 (8)

where the model error § does not affect the reconstruction equation
—1 -
g 9=

A. Algebraic Aspects of SE(2) x se(2)

In this section, we present some mathematical tools to better face
the computations in SE(2) x se(2). We identify elements of groups
and algebras with their matrix representations.

Let g = (g,2) be an element of G, we represent it in matrix form
as

00
I Q 9)
0 I

QI
Il
o ow

while group operation is

(9,9 - (f,¥) =(9f, Q2+ ¥)
that in matrix form reads

g 00 f 00 gf 00
01 Q 0 I vV|=1|0 I Q+V¥
00 I 00 I 0 01
The unit element of this group is e = (,0) and for each (g, () its
inverse is (g~1, —). Since the group operation and its inverse are
smooth, then G is a Lie group.

The Lie algebra of the (product) group G is the (product) algebra
g = 5¢(2) x s¢(2). Every element 79 = (19, 7!) can be represented

as

o O O
o3 O

The left translation on G is

Lo (f,¥) = (¢f, 2+ 0).

We define the product between an element of G and an element of its
Lie algebra as

(9,9) % (%, n™) = (gn°,n")
that in matrix form reads

g 00 (n
01 Qfflo
00T1]1]o0

g

00
0 n%
00

Il
cow
coo
o3 o

The tangent map is
T(1,0)Lig.y(1%,1) = (gn°, 7).
The adjoint representation of the Lie algebra into itself is

ad (0 0 (n',n") = (ad,en’,0).

The matrix form of the ad(, oy operator is represented by the 6 X 6
matrix

[adng] 03><3:| ) (10)

ad(nng) - |:03><3 03><3

Recall that given the control system § = f(g,u, t), the left-trivialized
dynamics is defined as A(g,u,t) := g ' f(g,u,t). In our case, we
obtain from (4) and (5)

G = f(g,u,t) = (¢, I*ady 1°Q + u")
and
Mg,u,t) = (g7, —Q) (gQ,]Iﬁad*Q]IbQ +u’)
= (2, T*adI°Q + u") € se(2) x se(2).

IV. PROBLEM STATEMENT

We now formulate the optimization problem to design the second-
order minimum-energy filter. We rewrite the systems (7) and (8) as

g9(t) = g(t)(A(g(t), u(t), 1) + Bi(t), g(to) =go  (11)

where g(t) € G is the state, u(t) € R? is the input, §(¢) is the unknown
model error, A : G x R? x R — g the left-trivialized dynamics, A =
Ag| Q
Aol  |TfadhI°Q + o’
Bd = (0343, B26) . From now on, we will indicate with B both this
linear operator and its matrix form from R to RS.

The measurement equation y € R is

,and B : R® — g a linear map given by

y(t) = h(g(t),t) + De(t) (12)
where h : G x R — R7 is the output map
[x(t) + £ cos O(t)]
y(t) + £ sinO(t)
z(t) — £ cos(t)
h(g(t),t) = |y(t) — £ sin0(t) (13)
w(t)
v (t)
v¥(t)

which models a GPS-like system (first four rows) and an IMU (last
three rows), € € R” is the unknown measurement error and

D:diag{dg,dg,dg,dg,d37d4,d4}, dz €R+ (14)

is an invertible linear map. The GPS measurements are the positions
of two antennas attached to the body at distance ¢ from the center of
gravity, as shown in Fig. 2, whereas the IMU provides the angular
velocity w and the linear velocities v* and v¥.

In the deterministic setting of the minimum-energy filter, the errors
¢ and € are assumed to be unknown deterministic functions of time.
Given the input u and the measurement output y, the goal is to find
the best estimate §(t) = (§(t), Q(t)) of the state g(t) = (g(t), Q(t))
minimizing a cost functional. This cost functional is a measure of energy
in the unknown error signals ¢ and € and is given by

J((S,E,go;t,to) = m(907t7 tO) +/ l((S(T),E(T),t,T)dT (15)
to

where ¢ is the initial time and ¢ the present time. The incremental cost
function [ : R® x R” x R x R — R represents the accumulated error
along the trajectory, and is defined by

1(6,e,t,7) :=1/2e " (R(8) + Q(e)) (16)
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€
Fig. 2. Planar rigid body with two antennas. @
where o > 0 is the forgetting factor, and
R:R3> =R, Q:R" =R
are two quadratic forms with matrix representations
R = diag {rs,r4,74},7; € RT a7
Q:diag{QQ7Q27(127Q27Q37(147Q4}7%‘€R+~ (]8)

For an easier computation, we choose R = BTB and Q = DT D.
Since we require that the matrix R in (17) is invertible, we assume
that the operator Bs in (6) is invertible, and for simplicity to be
BQ = diag{bg, b4, b4}, bl > 0.

The functionm : G x R x R — R can be considered as an initial cost,
since it depends on the initial state go, and takes the form

m(go,t, to) 1= 1/2e "0 mg(go) (19)
with mg : G — R a bounded smooth function with a unique global
minimum on GG, which encodes the a priori information about the initial
state at £g.

For the derivation of the exact filter, it would be necessary to solve
an infinite dimension Hamilton—Jacobi—Bellman equation, but since it
is impossible to solve it exactly, the terms of order higher than two
of the associated value function will be neglected; thus, the filter that
we consider corresponds to a second-order approximation of the value
function. For more details, we refer the reader to [9] and the references
therein.

V. TSE(2) OPTIMAL FILTER

We are now ready to design the second-order-optimal filter for the
dynamics (7) and (8), which minimize the cost functional (15)—(19) us-
ing the measurement equation (13). We consider the Cartan—Schouten
(0) connection form w(® = lad. This choice is justified by the fact
that this connection has null torsion (see [12]) and works better than
the others (see [9]). We use the shorthand notation h,(g) and A, (g, u)
for h(g(t),t) and A(g(t), u(t), t), respectively, and we will denote with
~the estimated variables.

Proposition 1: The second-order-optimal filter for the dynamic sys-
tems (7) and (8) with measurement equation (13) and with respect to

the cost functional (15)—(19) is given by

"9\713 = ﬁ + (Kll’f‘g + Klg’f‘ﬂ)/\ (20)
ﬁ = ]I’iadfdllbﬁ + u/\ + (Kng‘g + KQQT‘Q)/\ (21)
where the residual 7 is
~ Lo~ T
—(y1 —¥3)! sin§ + (Y2 — Ya)l cost
(71 +53) cosd + (72 + ) sinf_
Y= {ri] _ | —(F1+73)sin0+ (y2 + ya) cosb (22)
r Vs
Y6
yr
and

Roy— o {22 288 L1 5. @

. . K1 Kio
The second-order-optimal gain K =
Koy Koo

the perturbed matrix Riccati differential equation

is the solution of

K= —aK+AK+ KAT - KEK + BR™'B”

~W(K,r)K — KW(K,r)T (24)
where
[0 0 0 1 0 0
—Y 0 w 0 1 0
v* - 0 0 0 1
A= 0 0 0 0 0 0 (25)
0 0 0 v 0 w
0 0 0 - —& 0
- ai Qi2 1,3
E= gjl (;3*3 Ei=las, 2 0 26)
L Y3x3 3x3 a371 0 2
with
ay1 = (y1 —ys)l cosf + (V2 —ya)l sin 6 + 202
1. ~ 1 __ .~
a2 = — 5(}’2 +¥a) cos 0 + 5(}’1 +¥3)sin6
1 . o~ 1 _ - ~
a3 = + 5(}’2 +¥4) sin 6 + 5(}’1 +¥3) cos 0
1. ~ 1 __ .. ~
asq = + §(y2 +V4)cos 6 — 5( 1+ ¥3)sinfd
1 o~ 1, - ~
asg = — i(yg +¥4)sinf — 5( 1+7¥3)cos
0 0
BR BT — |V 3x3 }
{om BoRBY
W(K,r) = |:%a'(1(1<11T5’JrK12TQ)A O3X3:| . 27
03><3 03x3

Proof: The general formulas of the residual r, and the operators
A, E, and W for a generic Lie group G are presented in [9]. Here,
we derive them for the TSE(2) case. In what follows, we will use
n=n%n% =Mnn%n", 1 n°" ,n""]T € RS to indicate the vec-
tor form of an element of the Lie algebra g and gn = [gn?,n‘}] =

Telg(n) =1[0,%'y,/ &,/ 0%,0v]T € R for the vector form of an

element of the tangent space TEG .
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A. Computation of r;

The residual 7, (E) € g~ represents the weighted errors that depend
on the Lie group structure, the measurement equation, and the matrices
Q@ and D; its formula is given by

ri(g) = TLA[((D™)" 0 Qo D! (y = hu(3))) o dhe(9)]-
Given T.L~(n) € R®, the differential of 4 in g applied to 7, l/\( ) is

dh(g)(T. =

_;?(s) + ¢ cos 5(3)_ (2 — 40 sin0]
y(s) + £ sinf(s) Y +£0 cost
d Z(s) — £ cosb(s) '+ 00 sinf (28)
= dsleo | Y(s) —£sinb(s) | = |y —£6 cost
w(s) w
v*(s) b
vY(s) i ¥’ ]
and thus, we can write the operator dht( 7 ) as
—¢sind 1 0 O1x3
+/0 cosf 0 1 O1x3
dhe(g)=|+¢sinf 1 0  O1 (29)
—Llcosf 0 1 O1x3
O3><1 O3><1 03><1 I3x3

From the definition of the matrices (14) and (18), it follows that:

(D) oQoD  (y—hi(7))=
I O P o P TR TR TR WP L
d%’d%’d%’d%’dg’di’di y y

composing (29) and (30), and evaluating 7, L%, we obtain (22).
g

B. Computation of A
The operator A represents the linear part of the Riccati equation, and

its formula A(t) : g — g is given by
A(t) = diay(g,u) o T.L>—ad

heGw ~ DG

where d; is the differential with respect to the first component. Given
Tengx('n) € R®, we have

~ d Agls
di2 (g u)(Tels(m) = -] )»fz((s))} -
[ B(s) o
77 (s) o
I T
_dS s=0 uw/‘] B O
WY 4wy /m WY + WY
o WoT - Gv
3D
and thus
0001 0 0
0000 10
R 0000 0 1
dﬁ»(gvu)OTeI/g\: 0000 0 0 2
000 0 @
000 -2 - 0

The adjoint matrix representation (10) implies

0 0 0 055
e 0 -0 00
adkt(g’“) T -t @ 0 Oixs 33)

03><1 O3><1 03><1 O3><3

Considering the Cartan—Schouten (0)-connection form w® = %ad, the
torsion function 7" vanishes (see [12]); thus, in matrix form, it is given

by

03><3 03><3:| (34)

Tkt@u) - |:O3><3 03x3
Using (32), (33), and (34), we obtain the matrix (25).

C. Computation of E
The function E(t) : g — g* takes the form

) oQoD Uy — k(@) 7
(dhe(3))" o (D1

0oQoD? odht@)] oT, L~

g

E(t) = fTeLi;\o [((D

o Hessh, (3) —

and constitutes the second-order term of the Riccati equation that
does not depend on the connection function. Now we can find the
compositions

(dhe(G)) o (D) oQoD  odh(g) =

. 92 g3 44 ¢
:dlag{zﬁﬁﬂﬁﬂd—i,d—z,d—i,d—i} (35)
and
(D) eQoD  y—hi(7)) =
T
92 42 42 42 43 44 (4
= {dlag{ﬁ’ﬁ’ﬁ’ﬁ’ﬁ’ﬁ’ﬁ} (y Y)} (36)

Given the twice differentiable function h, : G — R7 and T, [r\(’r]l)

(Gner,n™), Telo(n2) = (gn2,n®
Hessh,(g) : T;G — T;G* is defined by

Hessh(3)(T: l/\(m))(T L~(n2))

= d(dh(@)(TeLx(n2)))(Te L(m))

2) € T, the Hessian operator

= ARG (V1) (Te L(12))- 37)
g9
We have
A(dhe @) (T L)) (T L~(my)) =

T — §’2€ sin g(s) 61’1(/?\\ € cost
d Us + 05 cosO(s) —0105¢ sin 0 (38)

= s leo Th+ 0450 sin0(s) | = +9’ 050 cosf

g, — 040 cosO(s) +0’19/2€ sin

03><1 03><1

Since we are working with the Cartan—Schouten (0)-connection, we
end up with

= 1~
(;nglmﬂl)(gnQQ’nQQ) - 59 ad(qul an)(ng27 UQ2)
1

= = (g ad,s1172,0) 39)

[\]
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and so
07, — 07
1 -0, + 017,
Ahu(@)(V pan oy @072172)) = 5 | 40551 — 037, | - (4O)
—0,31 + 0,3,
03x1
The Hessian evaluated in (gn9t,n**) and (gn92,n%%2) takes the form
Hessh.(9) (gn, 0™ ) (gn’,n*2) =
—0,04¢ cos 6 — 104, + 107
70’ G’E sin 6 + %GAE’I — %%E’z @D
= | 46,040 cosf — %9’25]’1 + %2'127’2
+9/0’£ sm@:)r LT — 2017
3x1
From (36) and (41), it follows that:
—1y* -1 2 ~
(D7) QoD (y — hi(g))) o o Hessh(q)
Rany —1F2+74) 31 +3) O1xs 42)
_ %(Y2 +54) 0 0 O1x3
7%(}’1 +y3) 0 0 01><3
0351 031 O3x1 Osxs

where a1 = —y1/¢ cosf — Vol sin 0+ y3l cos 0+ V44 sin 0. In
conclusion, combining (35) and (42) with T, LX and T, L~, the result
g

9
follows.

D. Computation of W

The operator W represents a quadratic term that depends on the
choice of the connection function and that cannot be incorporated in the
standard quadratic term K o E o K. From the adjoint matrix form (10)
and recalling that we consider the Cartan—Schouten (0)-connection (see
e.g., [71, [8]), characterized by the connection function w(®) = lad, we
have

1

W(K,r) = iad((K11T9+K12TQ)A» (K2179+Kaar)h)
%ad(KuTngKnTQ)A 0353

03x3

O3x3

VI. NUMERICAL EXPERIMENTS

In this section, we explain how the second-order-optimal minimum-
energy filter on G = TSE(2) works. We set .J = 6.125 kgm? and
m = 125 kg. We consider the control inputs u, = 50sin(Z¢) and
u,, = sin(t) with total simulation time 7" = 50's. The input w is used
to generate the trajectory g. The initial conditions are 6(0) = 7/6
rad, z(0) = 1m, y(0) = 2m, w(0) = Orad/s, v*(0) = 0m/s, and
v¥(0) = 0m/s for the system, and 6(0) = 7/8 rad, (0) = 1.1m,
y(0) = 2.1m, w(0) = 0.1rad/s, v*(0) = —0.1m/s, and v¥(0) =
—0.1m/s for the filter. The matrix forms of the operators B, R, and
B related to the model uncertainty (11), (24) are

By = diag{0.1,0.1,0.1}, B = [Og?’} ., R=B"B.
2
The measurements in (12) are obtained by adding a Gaussian white
noise with zero mean and standard deviation depending on D to the
velocities and to the “antennas” components x; = x + £cosf, y; =

O[rad]
S6[rad]
. =3
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Fig. 3. Left-hand side: Nominal (black) and filtered (green) poses with
measurements (blue). Right-hand side: Pose errors (red).

olm/s] g, “mle
6('[lll/h] Jv[}n/ﬁ] Sw(rad/s]

3 3
t[s] t[s]

Fig. 4. Left-hand side: Nominal (black) and filtered (green) velocities
with measurements (blue). Right-hand side: Velocity errors (red).

x+{sinf, xo = x — Lcosl, and yo = r — £ sin 0, where we chose
¢ = 0.2 m. For the matrices D and @ in (14) and (18), we set dy =
0.5, d3 =0.1, dy = 0.1, and ¢; = d?, i = 2,...,4. To solve all the
differential equations we used a 4th order Runge—Kutta method with
step h = 1ms. The nominal (0,,, T, Yn, Wy, v, v¥), measured (6, z,
y, w, v%, v¥), and filtered trajectories (8, Z, 7, @, 9%, vY) for the poses
and velocities and their errors

5026, -0, dxtaz, -7,
are shown in Figs. 3 and 4. The filter performs very well even if the
noises are relevant, and it provides accurate pose estimations despite
the fact that it does not measure them directly.

VII. CONCLUSION

In this article, we proposed a second-order-optimal minimum-energy
filters on the Lie group TSE(2) = SE(2) x se(2). This filter exploits
the theory of Lie groups and provides good estimations for both pose and
velocity. The measurement equation models GPS-like and IMU-like
devices, but the geometric structure lets to get good estimations even
if one of them should be missing, for example, this filter should be
replaced with another one considering only the IMU instrument anytime
the GPS measurements are not available due to trees, high buildings
and tunnels [14]. In the present setup, we assumed addictive noises for
both the state equation and the measurement equation. In the future,
we plan to consider also multiplicative noise, and, as anticipated in the
introduction, we will take into account nonholonomic constraints (see,
e.g., [15] and [16]). A comparison between the present filter and the
extended Kalman filter can be found in [17].
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